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1. Introduction 
Fuzzy set theory has been widely and successfully applied to model uncertainty in a variety 
of geospatial contexts, including the classification of land cover (Foody 1996), and 
geodemographics (Grekousis and Hazichristos 2012).  However, as noted by Fisher et al. 
(2007) such work predominantly makes use of fuzzy sets as originally  specified by Zadeh 
(1965); characterised by crisp membership functions (Mendel and John, 2002).  Zadeh (1975) 
extended his initial ideas to define fuzzy sets with fuzzy membership functions (Mendel and 
John 2002) and the nomenclature ‘type-1’ and ‘type-2’ is now used to refer to these different 
forms. Fisher and Tate (2014) employed type-1 fuzzy sets to soften a geodemographic 
classification (the UK Output Area Classification: OAC) of the City of Leicester UK.  In this 
paper we extend that work to explore the use of type-2 fuzzy sets to the OAC.                

2. Methods and data 
Conventional geodemographics classifications are hard, assigning a single class to each 
output zone.  However, in the process potentially useful information on variation in both 
geographic and classification spaces is effectively lost (Longley and Goodchild, 2008) and it 
is impossible to discriminate between zones which exhibit ‘strong’ and ‘less strong’ degrees 
of belonging to a class. This becomes more critical when exploring the local variation (e.g., 
by town or city) of a global (national) classification. While usually lost, this information may 
be very useful in applications (Slingsby et al., 2011). Fortunately various methods exist to 
soften hard classifications to derive multiclass memberships (Bezdek, 1981), especially fuzzy 
c-means (FCM) clustering (Bezdek, 1981) and possibilistic c-means (PCM).  The latter 
replaces the constraint (Equation 1) of the FCM with a more inclusive constraint (Equation 
2); in other words in FCM memberships for one particular case or object are constrained to 
sum to 1, but in PCM they are simply constrained to be in the range 0 to 1, the sum being no 
more than the number of classes. 
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     At the core of both is an iterative process between class centroid calculation/update and 
distance-based membership calculation for c classes and n elements (zones) which optimises 
an objective function (Equation 3; Krishnapuram and Keller, 1993; Kruse et al. 2013; Pal et 
al, 2004): 
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where the possibility of zone 𝐱𝑗 being in each class/cluster 𝑐𝑖 is given in Equation 4. 
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Here m is the fuzzifier and 𝑑𝑖𝑗 the distances in classification space from each zone to the 
class centroid.   ηi is the distance of the “cross-over” point where 𝜇𝑖𝑗 = 0.5 (Krishnapuram 
and Keller 1993), and is obtained from Equation 5. 
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     The UK 2001 Output Area Classification (OAC) is a free geodemographic classification 
which at the highest taxonomic level is comprised of seven classes named ‘Supergroups’. 
This classification employed a variant of hard c-means and critically in addition to the 
assigned class, distances 𝑑𝑖𝑗 are also available for all n elements and c classes.  Fisher and 
Tate (in press) employed [Equation 4] to create possibilistic memberships for each of the 
seven classes for each census reporting zone (Output Area - OA) for the City of Leicester.  
They compared PCM outcomes with fuzzy memberships from the equivalent FCM 
calculation favouring the PCM approach because of the constraint change in Equations 1 and 
2.  Following general practice (Bezdek 1981 among others) Fisher and Tate (in press) 
selected a crisp value of m = 2. However, m may have any value greater than 1, and following 
the method of Fisher (2010; see also Hwang and Rhee, 2007) by allowing m to vary [1.1 to 
3.5 in this instance] we can generate type-2 fuzzy sets for each Output Area.  
 

3. Results 
In Figure 1A, for one particular OA within Leicester, the distribution of all type-1 fuzzy 
memberships are shown plotted against the values of m which yielded them.  For 
convenience type-2 fuzzy sets can be summarised by taking appropriate summary statistics 
from the distribution of type-1 fuzzy memberships.  Thus for the type-1 memberships for one 
particular OA shown in Figure 1A, the minimum, 1st, 2nd and 3rd quartiles, and maximum  are 
used to summarise the type 2 fuzzy set in Figure 1B.  These summary values are assigned 
memberships of 0, 0.5, 1, 0.5 and 0, respectively, in the type-2 fuzzy set (Figure 1B). 
     
     To establish that the type-2 memberships provide new information, the relationship to the 
type-1 memberships was examined. The relationship where m = 2.0 for the City Living 
Supergroup is illustrated in Figure 2, and these membership values are seen to not be a good 
predictor of either the median or the range of the type-2 memberships. Furthermore, Figure 3 
shows that neither the median nor the range are predictably related. Figures 2 and 3 are both 
for the City Living Supergroup only, but the same patterns of poor statistical prediction are 
repeated for all other Supergroups.   
 



A)  B)  
Figure 1.  For one particular Output Area and the City Living Supergroup A) 
shows the distribution of type 1 fuzzy memberships plotted against valuations of 
m which yielded them, and B) shows the form of the type 2 fuzzy set from the five 
summary statistics of that distribution discussed in the text. 
 

A)  B)  
Figure 2.  Scatterplots of membership range and membership median over m valuations from 
m = 1.1 to 3.5 (horizontal axis) against the type-1 membership (vertical axis) where m = 2.0 

(the recommended valuation) for the City Living Supergroup 
 
 

 
Figure 3.  Scatterplot of membership range against membership median over the range of m 

valuations from m = 1.1 to 3.5 for the City Living Supergroup 
 
     Figure 4 shows four type 2 fuzzy sets for the City Living Supergroup derived as in Figure 
1B, for those OAs with the largest and smallest median (2nd quartile), and the largest and 
smallest range (maximum – minimum) of membership values.  The median shows the degree 
to which the OA is typical of the class; the OA with the largest being the most typical and the 
smallest the least.  The range shows the degree to which a particular output area is a good 
example of that Supergroup.  The OA with the smallest range is the most representative; all 
memberships for different valuations of m have similar values.  The OA with the largest 
range is the poorest representative; the memberships are most varied.  Shapes and 



distributions of the seven graphs are remarkably similar showing that the range of 
memberships in each of the four types of OA are similar for all Supergroups.   
 

 
Figure 4. For the City Living Supergroup in the Output Area Classification the 
distributions of Type 2 fuzzy sets are shown for the four Output Areas having the smallest 
and largest range and median values. 

 

4.  Conclusion 
Our research has revealed that for each Supergroup, we can subset OAs into distinct classes 
on the basis of whether they exhibit sensitivity to m, and to differentiate between those zones 
which display similar type-1 fuzzy memberships. 
 

References 
 
Bezdek, JC, 1981, Pattern recognition with fuzzy objective function algorithms. Plenum Press, New York.  
Fisher, PF, 2010, Remote sensing of land cover classes as type 2 fuzzy sets. Remote Sensing of Environment, 

114(2): 309-321. 
Fisher PF, and Tate, NJ, in press, Modelling Class Uncertainty in the Geodemographic Output Area 

Classification, Environment and Planning B. 
Foody GM, 1996, Fuzzy modelling of vegetation from remotely sensed imagery.  Ecological Modelling, 17: 3-

12. 
Grekousis G and Hatzichristos T, 2012,  Comparison of two fuzzy algorithms in geodemographic segmentation 

analysis: The Fuzzy C-Means and Gustafson–Kessel methods. Applied Geography, 34:125–136. 
Hwang, C and Rhee, FC-H, 2007, Uncertain fuzzy clustering: Interval type-2 Fuzzy approach to c-means.  IEEE 

Transactions on Fuzzy Systems 15: 107-120. 
Krishnapuram R and Keller JM 1993, A possibilistic approach to clustering.  IEEE Transactions on Fuzzy 

Systems 1: 98–110. 
Kruse R, Borgelt C, Klawonn F, Moewes C, Steinbrecher M,  Held P, 2013,  Computational Intelligence: A 

Methodological Introduction (Springer-Verlag,  London). 
Longley PA,  Goodchild MF, 2008,  The use of geodemographics to improve public service delivery. In: J 

Hartley, C Donaldson, C Skelcher, and M Wallace (eds), Managing to Improve Public Services. Cambridge 
University Press, Cambridge 176–194. 

Mendel JM and John RI, 2002, Type-2 fuzzy sets made simple. IEEE Transactions on Fuzzy Systems, 10(2): 
117-127. 

Pal NR, Pal K, Keller JM,  Bezdek JC, 2004,  A new hybrid c-means clustering model  in Proceedings of the 
IEEE International Conference on Fuzzy Systems, Budapest, (IEEE)  pp 179–184. 

Slingsby A, Dykes J. & Wood J, 2011, Exploring Uncertainty in Geodemographics with Interactive 
Graphics. IEEE Transactions on Visualization and Computer Graphics, 17(12): 2545-2554.  

Zadeh LA, 1965,   Fuzzy sets.  Information and Control, 8: 338–353. 
Zadeh LA, 1975, The concept of a linguistic variable and its application to approximate reasoning—I. 

Information Sciences, 8(3): 199-249.  

http://openaccess.city.ac.uk/view/creators_id/aidan=2Eslingsby=2E1.html

	Type-2 Fuzzy Sets Applied to Geodemographic Classification
	1. Introduction
	2. Methods and data
	3. Results
	4.  Conclusion
	References



<<

  /ASCII85EncodePages false

  /AllowTransparency false

  /AutoPositionEPSFiles true

  /AutoRotatePages /None

  /Binding /Left

  /CalGrayProfile (Dot Gain 20%)

  /CalRGBProfile (sRGB IEC61966-2.1)

  /CalCMYKProfile (U.S. Web Coated \050SWOP\051 v2)

  /sRGBProfile (sRGB IEC61966-2.1)

  /CannotEmbedFontPolicy /Error

  /CompatibilityLevel 1.4

  /CompressObjects /Tags

  /CompressPages true

  /ConvertImagesToIndexed true

  /PassThroughJPEGImages true

  /CreateJobTicket false

  /DefaultRenderingIntent /Default

  /DetectBlends true

  /DetectCurves 0.0000

  /ColorConversionStrategy /CMYK

  /DoThumbnails false

  /EmbedAllFonts true

  /EmbedOpenType false

  /ParseICCProfilesInComments true

  /EmbedJobOptions true

  /DSCReportingLevel 0

  /EmitDSCWarnings false

  /EndPage -1

  /ImageMemory 1048576

  /LockDistillerParams false

  /MaxSubsetPct 100

  /Optimize true

  /OPM 1

  /ParseDSCComments true

  /ParseDSCCommentsForDocInfo true

  /PreserveCopyPage true

  /PreserveDICMYKValues true

  /PreserveEPSInfo true

  /PreserveFlatness true

  /PreserveHalftoneInfo false

  /PreserveOPIComments true

  /PreserveOverprintSettings true

  /StartPage 1

  /SubsetFonts true

  /TransferFunctionInfo /Apply

  /UCRandBGInfo /Preserve

  /UsePrologue false

  /ColorSettingsFile ()

  /AlwaysEmbed [ true

  ]

  /NeverEmbed [ true

  ]

  /AntiAliasColorImages false

  /CropColorImages true

  /ColorImageMinResolution 300

  /ColorImageMinResolutionPolicy /OK

  /DownsampleColorImages true

  /ColorImageDownsampleType /Bicubic

  /ColorImageResolution 300

  /ColorImageDepth -1

  /ColorImageMinDownsampleDepth 1

  /ColorImageDownsampleThreshold 1.50000

  /EncodeColorImages true

  /ColorImageFilter /DCTEncode

  /AutoFilterColorImages true

  /ColorImageAutoFilterStrategy /JPEG

  /ColorACSImageDict <<

    /QFactor 0.15

    /HSamples [1 1 1 1] /VSamples [1 1 1 1]

  >>

  /ColorImageDict <<

    /QFactor 0.15

    /HSamples [1 1 1 1] /VSamples [1 1 1 1]

  >>

  /JPEG2000ColorACSImageDict <<

    /TileWidth 256

    /TileHeight 256

    /Quality 30

  >>

  /JPEG2000ColorImageDict <<

    /TileWidth 256

    /TileHeight 256

    /Quality 30

  >>

  /AntiAliasGrayImages false

  /CropGrayImages true

  /GrayImageMinResolution 300

  /GrayImageMinResolutionPolicy /OK

  /DownsampleGrayImages true

  /GrayImageDownsampleType /Bicubic

  /GrayImageResolution 300

  /GrayImageDepth -1

  /GrayImageMinDownsampleDepth 2

  /GrayImageDownsampleThreshold 1.50000

  /EncodeGrayImages true

  /GrayImageFilter /DCTEncode

  /AutoFilterGrayImages true

  /GrayImageAutoFilterStrategy /JPEG

  /GrayACSImageDict <<

    /QFactor 0.15

    /HSamples [1 1 1 1] /VSamples [1 1 1 1]

  >>

  /GrayImageDict <<

    /QFactor 0.15

    /HSamples [1 1 1 1] /VSamples [1 1 1 1]

  >>

  /JPEG2000GrayACSImageDict <<

    /TileWidth 256

    /TileHeight 256

    /Quality 30

  >>

  /JPEG2000GrayImageDict <<

    /TileWidth 256

    /TileHeight 256

    /Quality 30

  >>

  /AntiAliasMonoImages false

  /CropMonoImages true

  /MonoImageMinResolution 1200

  /MonoImageMinResolutionPolicy /OK

  /DownsampleMonoImages true

  /MonoImageDownsampleType /Bicubic

  /MonoImageResolution 1200

  /MonoImageDepth -1

  /MonoImageDownsampleThreshold 1.50000

  /EncodeMonoImages true

  /MonoImageFilter /CCITTFaxEncode

  /MonoImageDict <<

    /K -1

  >>

  /AllowPSXObjects false

  /CheckCompliance [

    /None

  ]

  /PDFX1aCheck false

  /PDFX3Check false

  /PDFXCompliantPDFOnly false

  /PDFXNoTrimBoxError true

  /PDFXTrimBoxToMediaBoxOffset [

    0.00000

    0.00000

    0.00000

    0.00000

  ]

  /PDFXSetBleedBoxToMediaBox true

  /PDFXBleedBoxToTrimBoxOffset [

    0.00000

    0.00000

    0.00000

    0.00000

  ]

  /PDFXOutputIntentProfile ()

  /PDFXOutputConditionIdentifier ()

  /PDFXOutputCondition ()

  /PDFXRegistryName ()

  /PDFXTrapped /False



  /CreateJDFFile false

  /Description <<



    /BGR <>

    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000410064006f006200650020005000440046002065876863900275284e8e9ad88d2891cf76845370524d53705237300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>

    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef69069752865bc9ad854c18cea76845370524d5370523786557406300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>

    /CZE <>

    /DAN <>

    /DEU <>

    /ESP <>

    /ETI <>

    /FRA <>

    /GRE <>



    /HRV (Za stvaranje Adobe PDF dokumenata najpogodnijih za visokokvalitetni ispis prije tiskanja koristite ove postavke.  Stvoreni PDF dokumenti mogu se otvoriti Acrobat i Adobe Reader 5.0 i kasnijim verzijama.)

    /HUN <>

    /ITA <>

    /JPN <FEFF9ad854c18cea306a30d730ea30d730ec30b951fa529b7528002000410064006f0062006500200050004400460020658766f8306e4f5c6210306b4f7f75283057307e305930023053306e8a2d5b9a30674f5c62103055308c305f0020005000440046002030d530a130a430eb306f3001004100630072006f0062006100740020304a30883073002000410064006f00620065002000520065006100640065007200200035002e003000204ee5964d3067958b304f30533068304c3067304d307e305930023053306e8a2d5b9a306b306f30d530a930f330c8306e57cb30818fbc307f304c5fc59808306730593002>

    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020ace0d488c9c80020c2dcd5d80020c778c1c4c5d00020ac00c7a50020c801d569d55c002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>

    /LTH <>

    /LVI <>

    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken die zijn geoptimaliseerd voor prepress-afdrukken van hoge kwaliteit. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)

    /NOR <>

    /POL <>

    /PTB <>

    /RUM <>

    /RUS <>

    /SKY <>

    /SLV <>

    /SUO <>

    /SVE <>

    /TUR <>

    /UKR <>

    /ENU (Use these settings to create Adobe PDF documents best suited for high-quality prepress printing.  Created PDF documents can be opened with Acrobat and Adobe Reader 5.0 and later.)

  >>

  /Namespace [

    (Adobe)

    (Common)

    (1.0)

  ]

  /OtherNamespaces [

    <<

      /AsReaderSpreads false

      /CropImagesToFrames true

      /ErrorControl /WarnAndContinue

      /FlattenerIgnoreSpreadOverrides false

      /IncludeGuidesGrids false

      /IncludeNonPrinting false

      /IncludeSlug false

      /Namespace [

        (Adobe)

        (InDesign)

        (4.0)

      ]

      /OmitPlacedBitmaps false

      /OmitPlacedEPS false

      /OmitPlacedPDF false

      /SimulateOverprint /Legacy

    >>

    <<

      /AddBleedMarks false

      /AddColorBars false

      /AddCropMarks false

      /AddPageInfo false

      /AddRegMarks false

      /ConvertColors /ConvertToCMYK

      /DestinationProfileName ()

      /DestinationProfileSelector /DocumentCMYK

      /Downsample16BitImages true

      /FlattenerPreset <<

        /PresetSelector /MediumResolution

      >>

      /FormElements false

      /GenerateStructure false

      /IncludeBookmarks false

      /IncludeHyperlinks false

      /IncludeInteractive false

      /IncludeLayers false

      /IncludeProfiles false

      /MultimediaHandling /UseObjectSettings

      /Namespace [

        (Adobe)

        (CreativeSuite)

        (2.0)

      ]

      /PDFXOutputIntentProfileSelector /DocumentCMYK

      /PreserveEditing true

      /UntaggedCMYKHandling /LeaveUntagged

      /UntaggedRGBHandling /UseDocumentProfile

      /UseDocumentBleed false

    >>

  ]

>> setdistillerparams

<<

  /HWResolution [2400 2400]

  /PageSize [612.000 792.000]

>> setpagedevice



